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ABSTRACT. We continue to study efficiency of approximation and convergence
of greedy type algorithms in uniformly smooth Banach spaces. This paper is a
development of two recent papers [T1] and [T5] in the direction of making practical
algorithms out of theoretical approximation methods. The Weak Chebyshev Greedy
Algorithm (WCGA) has been introduced and studied in [T1]. The WCGA is a
general approximation method that works well in an arbitrary uniformly smooth
Banach space X for any dictionary D. It is an inductive procedure with each step
of implementation consisting of several substeps. We describe the first substep of a
particular case of the WCGA. Let ¢t € (0,1]. Then at the first substep of the mth step
we are looking for an element ¢,, from a given symmetric dictionary D satisfying

(1) Fy, (om)>tsup Fy  (g)
g€D

where f,,—1 is a residual after (m — 1)th step and Fy | is a norming functional
of fm—1. It is a greedy step of the WCGA. It is clear that in the case of in-
finite dictionary D there is no direct computationally feasible way of evaluating
supyep Ff,,_,(g). This is the main issue that we address in the paper. We con-
sider countable dictionaries D = {£1;}22 and replace (1) by

N
Fy,_(pm) >t sup |Fp _ ()], om € {E¥;}1T.
1<j<Npm

The retriction j < Ny, is known in the literature ([Do]) as the depth search condition.
We prove convergence and rate of convergence results for such a modification of the

WCGA.

1. INTRODUCTION

In this paper we discuss approximation by linear combinations of elements that
are taken from a redundant (overcomplete) system of elements. We begin with a
brief discussion of the question: why do we need redundant systems? Answering this
question we first of all mention three classical redundant systems that are used in
different areas of mathematics. Perhaps the first example of m-term approximation
with regard to redundant dictionary was considered by E. Schmidt in 1907 [S] who
considered the approximation of functions f(z,y) of two variables by bilinear forms
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in Ly([0,1]?). This problem is closely connected with properties of the integral

operator X
- | f@natay

with kernel f(x,y). E. Schmidt [S] gave an expansion (known as the Schmidt
expansion)

ZSJ Jf ¢j (y)
7j=1

where {s;(Jf)} is a nonincreasing sequence of singular numbers of J¢, i.e. s;(Jf) :=
)\j(J}‘Jf)l/Q, {A\;(A)} is a sequence of eigenvalues of an operator A, Ji is the
adjoint operator to J;. The two sequences {¢;(x)} and {¢;(y)} form orthonormal
sequences of eigenfunctions of the operators J fJ;Z and J}‘ Jy respectively. He also
proved that

m m

1= si(J )65 (@) ()|, = inf ||f(z.y) Z YL
= uj,v;€L2, j=1,...m =
Another example which is well known in statistics is the projection pursuit re-
gression problem. We formulate the related setting in the function theory language.
The problem is to approximate in Ly(92),  C RY is a bounded domain, a given
function f € Ly(Q2) by a sum of ridge functions, i.e. by

m
ZTj(Wj-x), x,w‘jeRd, j:l,_..’m’

where 7, j = 1,...,m, are univariate functions.

The third example is from signal processing. In signal processing the most
popular means of approximation are wavelets and the system of Gabor functions
{gap(z =€), gap(x) = ¢iare=be® g ¢ e R,b € Ry}. The Gabor system gives
more flexibility in constructing an approximant but it is a redundant (not minimal)
system. It also seems natural (see discussion in [Do]) to use redundant systems in
modeling analyzing elements for the visual system.

Thus, in order to address the contemporary needs of approximation theory and
computational mathematics a very general model of approximation with regard to
a redundant system (dictionary) has been considered in many recent papers. We
refer the reader for a servey of some of these results to [D], [T4]. As such a model we
choose a Banach space X with elements as target functions and an arbitrary system
D of elements of this space such that spanD = X as an approximating system. We
would like to have an algorithm of constructing m-term approximants that adds at
each step only one new element from D and keeps elements of D obtained at the
previous steps. This requirement is an analog of on-line computation property that
is very desirable in practical algorithms. Clearly, we are looking for good algorithms
which at a minimum converge for each target function. It is not obvious that such



an algorithm exists in a setting at the above level of generality (X, D are arbitrary).
It turned out that there is one fundamental principal that allows us to build good
algorithms both for arbitrary redundant systems and for very simple well structured
bases like the Haar basis. This principal is the use of a greedy step in searching
for a new element to be added to a given m-term approximant. The common
feature of all algorithms of m-term approximation discussed in this paper is the
presence of a greedy step. By a greedy step in choosing an mth element g,,(f) € D
to be used in an m-term approximant, we mean one which maximizes a certain
functional determined by information from the previous steps of the algorithm.
We obtain different types of greedy algorithms by varying the above mentioned
functional and also by using different ways of constructing (choosing coefficients of
the linear combination) the m-term approximant from already found m elements
of the dictionary.

We begin presentation of new results by a discussion of previous known results
closely related to the results of this paper. The following general tendency in
the development of these results will be seen in the discussion. We will be going
step by step from theorecical approximation schemes to practically implementable
algorithms.

Let X be a Banach space with norm ||-||. We say that a set of elements (functions)
D from X is a symmetric dictionary if each g € D has norm less than or equal to
one (Jlg < 1),

g€ D implies —geD,

and spanD = X. We note that in [T1] we required in the definition of a dictionary
normalization of its elements (||g|| = 1). However, it is easy to check that the
arguments from [T1] work under assumption ||g|| < 1 instead of ||g|| = 1. It will
be more convenient for us to have an assumption ||g|| < 1 than normalization of a
dictionary.

For an element f € X we denote by Fy a norming (peak) functional for f:

1l =1, Fp(f) =[£Il

The existence of such a functional is guaranteed by the Hahn-Banach theorem. Let
T = {t;}32, be a given sequence of nonnegative numbers ¢, <1, k =1,.... We
define first (see [T1]) the Weak Chebyshev Greedy Algorithm (WCGA) that is a
generalization for Banach spaces of Weak Orthogonal Greedy Algorithm defined
and studied in [T2] (see also [DT] for Orthogonal Greedy Algorithm).

Weak Chebyshev Greedy Algorithm (WCGA). We define f§ := f5'" = f.
Then for each m > 1 we inductively define
1). ¢S, := %™ € D is any satisfying

Fye  (¢5,) > tmsup Fre  (g).
geD

2). Define
b, =P, = Span{‘:@;};'nzla
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and define G, := G¢;” to be the best approximant to f from ®,,.
3). Denote

fo =T = =G

In the case txy = 1, k = 1,2,... we call the WCGA the Chebyshev Greedy Algo-
rithm (CGA). Both the WCGA and the CGA are theoretical greedy approximation
methods. The term weak in the above definition means that at the step 1) we do
not shoot for the optimal element of the dictionary which realizes the correspond-
ing sup but are satisfied with weaker property than being optimal. The obvious
reason for this is that we do not know in general that the optimal one exists. An-
other, practical reason is that the weaker the assumption the easier to satisfy it
and, therefore, easier to realize in practice. However, it is clear that in the case
of infinite dictionary D there is no direct computationally feasible way to evaluate
supyep Frs,, (4).

At the second step we are looking for the best approximant of f from ®,,. We
know that such an approximant does exist. However, in practice we connot find it
exactly. We can only find it approximately with some error.

The above observations motivated us to consider a variant of the WCGA toward
practically implementable algorithm.

We studied in [T5] the following modification of the WCGA. Let three sequences
T={tr}2, 0 = {0k }0, 7 = {mx}32, of numbers from [0, 1] be given.

Approximate Weak Chebyshev Greedy Algorithm (AWCGA). We define

fo:=1fg 97 .= f. Then for each m > 1 we inductively define
1). F,—1 is a functional with properties

[Em-all <1, Fnoa(fm-1) 2 [fm-1ll(1 = 6m-1);

and @, := %" € D is any satisfying

Fm—l(@m) Z tm sup Fm—l(g)
geD

2). Define
®m = Span{gpj};'nzla

and denote
En(f) = inf [f—¢l.

pED,

Let G,, € ®,, be such that

1f = Gmll < En(f) (1 + 1m).

3). Denote
Jm = f:n’é’n =f = Gn.

The term approzimate in this definition means that we use a functional F,,_;
that is an approximation to the norming (peak) functional Fy, , and also we use



an approximant G,, € ®,, which satisfies a weaker assumption than being a best
approximant of f from ®,,. Thus, in the approximate version of the WCGA we
have addressed the issue of nonexact evaluation of the norming functional and the
best approximant. We did not address the issue of finding the supgep Fre  (g).
In this paper we address this issue. We will do it in two steps. First, we will
consider the corresponding modification of the WCGA and then the modification
of the AWCGA. These modifications are done in a style of the concept of depth
search from [Do].

We now consider a countable dictionary D = {41;}32,. We denote D(N) :=

{E; é\le. Let NV := {N;}52, be a sequence of natural numbers.

Restricted Weak Chebyshev Greedy Algorithm (RWCGA). We define
fo:=15 mN'.— f. Then for each m > 1 we inductively define
1). om = ¢%™N € D(N,,) is any satisfying

Ffm—l((pm) 2 tm Sup Ffm—l(g)'
gED(Nm)

2). Define
= O = span{p; 1Ly,

and define G, := Gf;f’N to be the best approximant to f from ®,,.
3). Denote

fn =I5 = = G,

We present results on the behavior of the RWCGA in Section 2. In Section 3 we
give a definition of the Restricted Approximate Weak Chebyshev Greedy Algorithm
(RAWCGA) and give some convergence results for the RAWCGA.

2. CONVERGENCE AND RATE OF APPROXIMATION OF THE RWCGA

We consider here approximation in uniformly smooth Banach spaces. For a
Banach space X we define the modulus of smoothness

1
p(u) = W 1(—(|Ifc +uyll + |z —uyl) = 1).
z||=]lyl|=

The uniformly smooth Banach space is the one with the property

lim p(u)/u = 0.

u—~0

It is easy to see that for any Banach space X its modulus of smoothness p(u) is an
even convex function satisfying the inequalities

max(0,u —1) < p(u) <u, ue (0,00).

We begin this section with a theorem from [T1] on convergence of the WCGA.
In the formulation of this theorem we need a special sequence which is defined for
a given modulus of smoothness p(u) and a given 7 = {t;}72 .
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Definition 2.1. Let p(u) be an even convex function on (—oo,00) with the prop-
erty: p(2) > 1 and
lim p(u)/u = 0.

u—0

For any 7 = {ty}32,, 0 <ty <1, and 0 < 0 < 1/2 we define &, = &n(p,7,0) as a
number u satisfying the equation

(2.1) p(u) = Ot,,u.

Remark 2.1. Assumptions on p(u) imply that the function

e(u) == p(u)/u, u#0, €0)=0,

is a continuous increasing on [0,00) function with €(2) > 1/2. Thus (2.1) has a
unique solution 0 < &,, < 2.

Theorem 2.1. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u). Assume that a sequence T := {t;}?2 | satisfies the condition: for
any 0 > 0 we have

Z tmém(p, T,0) = o0.
m=1
Then for any f € X we have

lim {|f57]} = 0.
m—00

Corollary 2.1. Let a Banach space X have modulus of smoothness p(u) of power
type 1 < q < 2; (p(u) < ~yul). Assume that

oo
(2.2) Zt%:oo, p:L.

Then the WCGA converges for any f € X.
We prove here the following convergence result for the RWCGA.

Theorem 2.2. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u). Assume that a sequence T := {ty}72 | satisfies the condition: for
any 0 > 0 we have

Z tm&m (p, T,0) = 0.
m=1
Suppose also that lim,, .. N,, = oo. Then for any f € X we have

lim || f7V]| = 0.

m—00
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Corollary 2.2. Let a Banach space X have modulus of smoothness p(u) of power
type 1 < q < 2; (p(u) < yul). Assume that lim,, oo N,y = 00 and

(2.3) Yo =00, p=—to.

Then the RWCGA converges for any f € X.

We now proceed to study the rate of convergence of the RWCGA. The following
theorem has been proved in [T1] for the WCGA. We denote the closure of the
convex hull of D by A;(D).

Theorem 2.3. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u) < yu?, 1 < g < 2. Then for a sequence T := {ti}72, tr, < 1,
k=1,2,..., we have for any f € A1(D) that

m

C, T _ q
If57I < Cla, @+ 8y P, pi= it
k=1

with a constant C(q,~) which may depend only on q and ~y.
For b > 0, K > 0 we define the class

AYK, D) :={f:d(f, Ai(D(n)) < Kn™® n=1,2 .}
Here, A;(D(n)) is a convex hull of {#+¢;}"_; and for a compact set F’

A(f.F) := inf || = 9.

Theorem 2.4. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u) < vyul, 1 < g < 2. Then for t € (0,1] there exist C(t,v,q, K),
Co(t,,q, K) such that for N with N,, > C1(t,v,q, K)m"/*, m =1,2,... we have
for any f € A%(K,D)

||fﬁiT’N|| §C2(t7’77Q7K)m7T7 T = {t}, ri= ].—]_/q

We note that we can choose an algorithm from Theorem 2.4 that satisfies the
polynomial depth search condition N,, < Cm® from [Do].
We will use the following two simple well known lemmas (see, for instance, [T1]).

Lemma 2.1. Let X be a uniformly smooth Banach space and L be a finite-dimensional
subspace of X. For any f € X \ L denote by f1, the best approximant of f from L.
Then we have

Fy_y.(¢) =0
for any ¢ € L.
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Lemma 2.2. For any bounded linear functional F' and any set S of elements we
have

sup Fi(g) = sup F(f)
ges feAL(S)

where A1 (S) is the closure of the convex hull of S.
We will prove the following analog of Lemma 2.3 from [T1].

Lemma 2.3. Let X be a uniformly smooth Banach space with modulus of smooth-
ness p(u). Take a number € > 0 and two elements f, f¢ from X such that

If = fll<e

and
f/A(e) € A1(D(N(€))),

with some numbers A(e), N(e). Suppose lim,,—,oo Ny, = 00. Then there izists m(e)
such that we have for m > m(e)

c,T e, N - _ € A
£ NI < T linf (1 = AtmAe) 71 (1 = T CTNH) (H CTNH))

Proof. Let m(e) be such that N, > N(e¢) for m > m(e). Consider m > m(e). We
have for any A

(2.6) [fm—1 = Aom|l + [[fm—1 + Apmll < 2[[ frm—1[l(1 + p( )

A
[ fm—1ll

and by 1) from the definition of RWCGA and Lemma 2.2 we get

Ff’mfl((pm) > 1y SUP Ffmﬂ(g) =
geD(Nm)

tm  sup  Fp, (¢) > tmA(e) " Fy,_, (f).
$EAL(D(N )

By Lemma 2.1 we obtain
Ffm—l(fe):Ffm—l(f+f€_f) 2Ffm—l(f)_ez

Ffps (fm1) — €= |[fm-all — e
Using the inequality

| fr1 + Apmll = Fro (fin—1 + Apm) = || frnll + AFy,, -, (0m)

we get from (2.6) and the above estimates

2.7 fonll < 0 [l s = Apml] <



[l inf (1 = Mm A(e) (1 )+ 2p( )

A
[ fm—1ll

€
[ fm—1ll

what proves the lemma.

Proof of Theorem 2.2. The definition of RWCGA implies that {|| fn.||} is a nonin-
creasing sequence. Therefore we have

lim || fm] = a.
m—00

We prove that a = 0 by contradiction. Assume the contrary that o > 0. Then for
any m we have

[l = o
We set € = a/2 and find f€ such that

If = fll<e and  f/A(e) € AL (D(N(e)))
with some A(e€), N(¢). Then by Lemma 2.3 we get for m > m(e)
1l < [l fmallinf (1 = M A(e) 71 /2 4+ 20(N ).

«

Let us specify 6 := A and take A = a&,,(p, 7,60). Then we obtain

Hme < ||fm—1H(1 - 29tm€m)'

The assumption
D tmm =0
m=1

implies that
I fmll — 0 as m — oo.

We got a contradiction which proves the theorem.

Proof of Theorem 2.4. By Lemma 2.3 with ¢ = KN,.® and A(e) = 1 we have for
f € AY(K,D) that

KN-b A
—m Y oy (o

[ fm—1l] [ fm—1l]
First, we explain the idea of the proof and then we will give technical details. We
will specify Ci(t,v,q, K), Ay, and X in such a way that the assumption

(2.8) Lfmll < Wl frn—n || (L — At(1 ))-

||l = APt (m — 1)~
will imply by (2.8) the estimate
[ fonll < ([ fraf[(1 =1/ (m = 1)).

Then we will use the following lemma from [T3].
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Lemma 2.4. Let three positive numbers a < 8 < 1, A > 1 be given and let a
sequence of positive numbers 1 > ay > ag > ... satisfy the condition: if for some

v € N we have
a, > Av™¢

then
ay+1 < a,(1—p8/v).

Then there exists B = AC(«, 3) such that for allm =1,2,... we have

a, < Bn™“.

We choose A from the equation

1
N = q
4)\15 27( ).

A
[ fm—1ll

This implies that
_a_ 11
A= |fm-al|T7 (8y) " TtaT.
We set

= q
A = 4 8 qil [
q (&), p i1
Now, if [|fm-1ll > Ay"/(t(m — 1)) then we have for Ny, > (2L20)1/% that
KN? 2
i < 5 and we get from (2.8)

[ foml] < [ foma [[(1 = i/\t) = [[fmall(X = ) frnallP/Ag) < [l fn—all(X =1/ (m = 1)).

We use Lemma 2.4 and complete the proof.

We give an example of performance of the RWCGA. The problem concerns the
trigonometric m-term approximation in the L,-norm. Let 7 (IN) be the subspace
of real trigonometric polynomials of order N and let 7 be the real trigonometric

system

1
5,8111 T, cosx,sin 2z, cos 2z, . . .

Denote for f € L,(T)

on(f,T)p = inf =) il
j=1

Cl:"'acm;(z)lw":d)me

the best m-term trigonometric approximation of f in the L,-norm. It is clear that
one can get an upper estimate for og,,11(f,7), by approximating f by trigono-
metric polynomials of order m. Denote

En(f. Ty = inf [1f = ully
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Let
A= AUT) = A{f D (lax(£)] + b(F)]) < 1}
k=0

where ay(f), bp(f) are the corresponding Fourier coefficients. From the general
results on convergence rate of the WCGA (see Theorem 2.3 above) it follows that
for fe A, tp=te (0,1), k=1,2,...,

&, < Clp,tym™2, 2 <p < .

Let us apply Theorem 2.4 in the same situation. Now, in addition to f € A; we
require

(2.9) E.(f,T), <Dn" n=12...,

with some b > 0. Then it is easy to derive from Theorem 2.4 that there exist
two constants Ci(p,t, D), Co(p,t, D) such that for 7 = {t} and N with N,, >
Ci(p,t,D)ym=" % 'm =1,2, ... we have for any f € A; satisfying (2.9) that

(2.10) 157Ny < Calp,t, Dym~ /2.

We note that for the above class one cannot obtain an esimate better than (2.10)
(clearly, for b < 1/2). Indeed, let m be given. Consider

f(z):=(2m) 'R(z), R(x)= Z + cos kz,
k=1

where R(z) is the Rudin-Shapiro polynomial such that
IR0 < Cm*/2.

Then f € A; and
En(f,T)oo <Dn Y2 n=12....

Also,
om(f, T)a > m~2/2,

We now make some general remarks on m-term approximation with the depth
search constraint. The depth search constraint means that for a given m we restrict
ourselves to systems of elements (subdictionaries) containing at most N := N(m)
elements. Let X be a linear metric space and for a set D C X, let £,,(D) denote
the collection of all linear spaces spanned by m elements of D. For a linear space
L C X, the e-neighborhood U.(L) of L is the set of all z € X which are at a
distance not exceeding € from L (i.e. those z € X which can be approximated to
an error not exceeding € by the elements of L). For any compact set F' C X and
any integers N, m > 1, we define the (N, m)-entropy numbers (see [T4, p.94|)

6N7m(F, X):= #glsz inf{e: F C ULeLm(D)Ue(L)}-



12 V.N.TEMLYAKOV
We can express o, (F, D) as

om(F,D) =inf{e: F CUrcr, (0yUe(L)}.
It follows therefore that

#glszJm(F, D) = enm(F, X).

In other words, finding best dictionaries consisting of N elements for m-term ap-
proximation of F' is the same as finding sets D which attain the (N, m)-entropy
numbers ey, (F, X). It is easy to see that €, p, (F, X) = d,,(F, X) where d,,,(F, X)
is the Kolmogorov width of F' in X. This establishes a connection between (N, m)-
entropy numbers and the Kolmogorov widths. One can find further discussion on
the nonlinear Kolmogorov (N, m)-widths and the entropy numbers in [T4].

3. CONVERGENCE AND RATE OF CONVERGENCE OF THE RAWCGA

We study here the following modification of the AWCGA. Let three sequences
T = {te}32y, 0 = {0k}, 7 = {me}32, of numbers from [0,1] be given. Let
N = {N;}32, be a sequence of natural numbers.

Restricted Approximate Weak Chebyshev Greedy Algorithm (RAWCGA).

We define fo := f 9m:N".— . Then for each m > 1 we inductively define
1). F,—1 is a functional with properties

”Fm—lH S 17 Fm—l(fm—l) Z ”fm—l”(l - 5m—1);
and @, := @7:01N € D(N,,) is any satisfying

Fm—l(@m) 2 tm sup Fm—l(g)'
gED(Nm,)

2). Define
D, = Span{%}?ll,
and denote
En(f)i= inf If = ¢l
Let G,,, € ®,,, be such that

Hf - Gm” S Em(f)(l + n'm)'

3). Denote
fn = P = f = G

We begin with the convergence theorem. The following convergence theorem for
the AWCGA and its corollaries have been proved in [T5].
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Theorem 3.1. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u). Assume that sequences T, 0, n satisfy the conditions: for any
0 > 0 we have

Z tm&m(p, T,0) = o0
m=1
and
5m = O(tmfm(p, T, 0))7 Nm = O(tmgm(p7 T, 0))

Then for any f € X we have

lim £ = 0.
m— 00

Corollary 3.1. Let a Banach space X have modulus of smoothness p(u) of power
type 1 < q¢ < 2; (p(u) < ~yu?). Assume that

and

Then the AWCGA converges for any f € X.

Corollary 3.2. Let X be a uniformly smooth Banach space. Assume that T =
{t}, t € (0,1]. Then for any two sequences §,n € cy the corresponding AWCGA
converges for any f € X.

We prove here the following convergence result for the RAWCGA.

Theorem 3.2. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u). Assume that sequences T, 0, n satisfy the conditions: for any
0 > 0 we have

Z tm&m(p,7,0) = 00
m=1

and
5m = O(tmfm(pu T, 0))7 Nm = O(tmgm(p7 T, 0))

Suppose also that lim,, . N,, = oo. Then for any f € X we have

lim_|| £, = o.
m— 00
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Corollary 3.3. Let a Banach space X have modulus of smoothness p(u) of power
type 1 < q < 2; (p(u) < ~ul). Assume that lim,, oo N, = 00,

[ee] q
t’zfjn = oo, p: —’
Z q—1
m=1

and
Om = o(th ), Nm = o(th)).
Then the RAWCGA converges for any f € X.
Corollary 3.4. Let X be a uniformly smooth Banach space. Assume that T = {t},

t € (0,1]. Then for any two sequences §,n € co the corresponding RAWCGA
converges for any f € X provided lim,, . N,,, = 00.

The proof of Theorem 3.2 is similar to that of Theorem 2.2. Instead of Lemma
2.1 we use the following one from [T5,Lemma 2.1].

Lemma 3.1. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u). For a finite-dimensional subspace L of X and an element f € X
denote

Er(f) = inf |If —1I].
Assume that an element g € L and a functional F satisfy the following conditions
0<[fMI <Ec(f)A+a), fr:=f-g, acl0,1];
F(fM >[I/ 10 =0v), [IFI<1, belo1].

Then
[F(g)| < grzl%(a + b+ 2p(30| f1))/v-

We also replace Lemma 2.3 by the following lemma that is an analog of Lemma
2.3 from [T5] modified in a style of Lemma 2.3 from Section 2.

Lemma 3.2. Let X be a uniformly smooth Banach space with modulus of smooth-
ness p(u). Take a number € > 0 and two elements f, f¢ from X such that

If = fll<e
and
f/A(e) € A1(D(N(e))),
with some numbers A(e), N(e). Then for the RAWCGA with 7, 6, n and N such
that lim,,, o N,,, = 00 there exists m(e) such that we have for m > m(e)

ﬁm—l + €

] )

En(f) < |l fm-1ll ir/{f(l +0m—1— /\th(e)il(l —Om—1— )+ 2p(

A
[ frm—1ll
provided || fm—1| > 0, where

ﬂm—l = 11)2%(6771—1 + NMm—-1 + 2p(3'UHfH))/'U

We obtain here the rate of convergence for an adaptive RAWCGA where adaptive
means that sequences § and 7 are determined by the RAWCGA applied to a given
element f € AY(K,D).
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Theorem 3.3. Let X be a uniformly smooth Banach space with the modulus of
smoothness p(u) < ~vyu?, 1 < q¢ < 2. Lett € (0,1]. There exist Ci(t,v,q, K),
Cs(t,v,q, K) such that if for a given f € A}Y(K,D) we apply the RAWCGA with
T= {t}7 Nm > Cl(ta'y’(LK)mr/bﬂ ri=1- 1/Q;

Sm—1 = t°|| frn_1|P37P(164,) "1, m=1,2,...,
Nm_1 = tpEm_l(f)p?)_p(lﬁAq)_l, m=2..., p:i=—r,

where 1
Aq = 4(8’)/)(1?7
then we obtain
”f;{é’n’NH < Co(t,v,q, K)m™".

Proof. By Lemma 3.2 with e = KN,;* and A(e) = 1 we have for f € A}(K,D) that
(3.1) En(f) =
1m0 (L 4 1 = AL = 1 = (Bm—1 + €/l fmall) + 2v(

We estimate (3,,,—1 by choosing
1
v = [[fm-al[77T377/Aq.

A q
o))

We have
3
Bn—1 < (Om—1 + Nm—1)/v + 273771 < (1/16 + 1/16 + 1/4)|| frn 1 || = g fm—1ll-

Assume E,,_1(f) > Acl/p/(t(m —1)7). Using -1 < 1/16 we get from (3.1) for
Ny, > (32Ktm" A;Y/P)1/b

17 A q
3.2 E., < || fr—1|inf (1 4+ dpp1 — == AL+ 2 .
We choose A from the equation
1 A q
-\t =2y
=gy

what implies that
_a_ a1 1
A= fnal| 77 (8y) T THTT = 47T | frn ||/ A

With this A using the notation p := _%; we get from (3.2)

En(f) < a0+ Gy = 2o 0) < ot (= a7/ 4) <

Emfl(f)(l + tpEmfl(f)p/(ZlAq))(l - tprm—al/Aq) <

Ep (£ 3By 1 (F)/(44,)) < B 1 (F)(1 = 2 (m — 1))

By Lemma 2.4 we get
En(f) < Cym™"

what implies
[fmll < Com™".

Theorem 3.3 is proved now.
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